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TOM TAT

Vii Hanh 12 mét trong nhitng tén tudi noi bat cua van hoc d6 thi mién Nam 1954 — 1975.
Ong la cay bat hiém hoi ¢6 nhiéu tac pham dam tinh than dan toc dugc xuat ban cong khai giita
1ong d6 thi Sai Gon vao nhiing thang nam chién tranh khdc liét nhat. Tac gia viét nhiéu vé pham
chét nén c6 cua ngudi cam but, vé hién trang rdi ren cua xa hoi, vé gia tri truyén thdng dan toc,
nhét 1a viin héa ctia cac dan toc it nguoi ¢ Tay Nguyen Bing viéc dua vin hoa Tay Nguyén vao
trong cac sang tac, nha vin da thoi vao cac truyén ngian caa minh mot lan gié maéi. Tir goc do
vin hoa, dic biét & hai phuong dién phong tuc va con ngudi, bai viét s soi chiéu, ghi nhan va
danh gia gia trj cua nhitng tac pham mang ddm mau sic vin hoa Tay Nguyén dudi ngoi bat Vii
Hanh. Qua d6, khong chi thé hién duoc méi lién hé, gin bé khong thé tach roi gitra vin hoa va
van hoc ma con khing dinh duoc gia tri ciia nhiing yéu té van hoa, dac biét 1a van hoa Tay
Nguyén dam da ban sac giira bdi canh rdi ren, phirc tap ciia xa hoi mién Nam Viét Nam trong
nhitng thang nam dét nudce bi chia ct.

Tir khoa: con nguoi Ty Nguyén, phong tuc Tdy Nguyén, van héa Tay Nguyén, van hoC
do thi, Vii Hanh.

CUSTOMS AND PEOPLE OF CENTRAL HIGHLANDS
IN VU HANH’S SHORT STORIES

ABSTRACT

One of the well-known authors in Southern urban literature between 1954 and 1975 was
Vu Hanh, who was a unique writer having a number of his publicly released works showing a
strong sense of national pride during the fiercest war years. He wrote extensively on topics such
as what makes a good writer, society's problems, national traditions, and particularly the Central
Highlands' ethnic minorities' cultures. By incorporating elements of the Central Highlands culture
into his writings, the writer has breathed new life into his short stories. The article will reflect,
acknowledge, and evaluate the value of works presenting the Central Highlands’ cultural traits
under Vu Hanh's pen from a cultural perspective, especially in terms of customs and people. By
doing so, it affirms the importance of cultural factors, particularly the Central Highlands culture,
which is infused with the identity between culture and literature. It can also demonstrate the close
relationship and attachment between culture and literature during the period of the country's
division, when South Vietnamese society was in a muddled and complex context.

Keywords: culture of the Central Highlands, customs of the Central Highlands, people
of the Central Highlands, urban literature, Vu Hanh.
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1. PAT VAN PE

Véi van hoc d6 thi mién Nam 1954 — 1975
noéi riéng, van hoc Viét Nam noéi chung, Vi
Hanh khong phai la mot céi tén qué xa la. Nha
van tén that 1a Nguyén Puc Diing, qué ¢
huyén Thang Binh, tinh Quang Nam, mét s6
bat danh khac nhu Hoang Thanh Ky, Co
Phuong Thao, Minh Hiu, Nguyen Phu. Ong
la mot trong nhitng cay bat hiém hoi c6 thé
vuot qua chinh sch “hét — cat — duc” cua
chinh quyén dé hoat dong cong khai giita long
Sai Gon trong nhitng nim thang chién tranh
khéc liét nhat. Du ting bi bat giam dén nam
lan, Vii Hanh van bén bi hoat dong don tuyén
va cho ra doi nhitng tac pham tran day nhiét
huyét, tinh than dan toc va 1ong yéu nudc.

Nhan xét vé Vi Hanh, Tran Hiru T4 cho
rang: “Vii Hanh khong dang l1au ¢ mér de tai.
Ong viét truyén dwong rieg (LONng suoi, Mdi
thu cua Khoan Ray, Cdy dan trong nui, Lua
rieng...), truyén vé ndng thon (Miéng thit vit),
truyén vé tang I6p dudi dday cua xa héi thi
thanh (Nguoi chong thoi dai, Mu Tw Co...)”
(Tran Hiru T4 (Nghién ctru, suu tm, tuyén
Chon) 2000). Thai ky dau, nhiéu nguol ting
biét dén mot Vi Hanh day tham tram, sau sic
v6i 161 van “G dn” trong nhiing B(t méu,
Chdt ngoc... nhung it ai biét rang, van con c6
maot Vit Hanh rat myc tai tinh, uyén bac khi
viét vé manh dit Tay Nguyén. D4u 4n vin
héa Tay Nguyén dugc nha vin thé hién ¢
nhiéu truyén ngin trén tap chi Bach Khoa
(Mot to ban nguyét san gom 426 sb xuat ban
cong khai & Sai Gon tir nam 1956 — 1975). Vi
Hanh c6 dén 6/19 truyén ngin viét vé Tay
Nguyén ting dugc dang trén tap chi Bach
Khoa bén canh céc trang viét vé hoan canh
cua nhitng ngudi gido khd truong tu, nhiing
nguoi dan nghéo thanh thi co cuc, nhiing
pham hanh va nhiém vu cia nguoi nghé si
chan chinh... Viéc lya chon manh dat Tay
Nguyen dé khai thac d tao nén mot chudi cac

“truyén dwong rung’ ’ day li tha, doc dao va
giau y nghia dbi v<y| truyén ngén Vi Hanh n0|
riéng, truyén ngin trong van hoc dé thi mién
Nam néi chung. Giita béi canh hét stic phic
tap cuia x4 hoi mién Nam nhitng nam 1954 —
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1975, nhitng cau chuyén gian di, moc mac vé
Tay Nguyén ctia Vii Hanh nhu moét khic ca
vé truyén théng, vé ngudn cdi, vang xa, vong
sdu vao long nguoi, khoi goi trong long
nhirg nguoi dan d6 thi tinh yéu dan toc vay
thirc vé coi nguon khi dang dimg truéc nguy
co bi “bat gbc” boi su d6 x6 don dap, 6 at cua
cac ly thuyét phuc vu cho chinh sach né dich
cua thyc dan dé quéc.

Trude nam 1975, “van hoc Tay Nguyén
van nhw mét mdnh dit hoang so, day dé cé
nhitng “sw song” chiea thuc magnh mé.” (P4
Thi Thu Huyén, 2020). Céc tac pham truyén
ghi nhan mot nd lyuc tuyét vai trong viéc phuc
dung lai mét van héa Tay Nguyén riéng biét,
gidu ban sic. Trong truyén duong rirng cua
Vi Hanh trén tap chi Bach Khoa, van hda Tay
Nguyén dwoc thé hién qua nhiéu phuong
dién, trong d6, phai ké d&én nhirng phong tuc
tap quan va hinh anh con ngudi noi day. Su
am tuong vé manh dat Tay Nguyén duoc nha
van phat huy triét dé, két hop voi 16i ké
chuyén khuc chiét, day kich tinh da tao nén
nhiing tc pham vira hap dan, vira giau y nghia.

2. PHUONG PHAP NGHIEN CUU

Pé thyc hién bai viét, ching toi sir dung
mot s6 phuong phap nghién ciru sau déy:

Phuong phap phan tich, tong hop: tly vao
ting tiéu chi ma lya chon phan tich cac tac
pham phl hop, x4c dang. Trong ting tac
pham, lya chon phan tich cac chi tiét, hinh anh
thé hién dwoc phong tuc va con ngudi Tay
Nguyén. Tir do, c6 thé duc két thanh nhing
danh gia, nhan xet khai quat thébng qua viéc
t6ng hop cac phép phan tich da thuc hién.

Phuong phap nghién ctu lién nganh: van
dung mét s6 ndi dung cua linh vuc vin hoa,
dac biét 1a van hoa Tay Nguyén dé ddi chiéu
va ly giai cho y nghia cua cac chi tiét, hinh
anh xuat hién trong cAc tac pham.

Phuong phap hé théng: dat ddi tuong
nghién ciru vao hé théng van hoc dé thi mién
Nam 1954 — 1975 dé danh gia vai tro, tim anh
huéng cua truyén ngan Vil Hanh. Pong thoi
dat mang “truyén duong rimg " vao h thong
truyen ngan cua Vi Hanh dé thay gla tri cua
c4c truyén ngin sang tac theo dé tai nay.
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3. NOI DUNG NGHIEN CUU

3.1. Mot sé phong tuc ciia nguoi dan Tay
Nguyén trong truyén ngin Vii Hanh
3.1.1. Phong tuc Cu6i ba dum

Phong tuc Cubi ba dum duoc gidi thiéu
trong truyén ngan cung tén cua Vi Hanh.
Cubi ba dum c6 nghia 1a “ngu thdn di” véi
khach la, mot tuc lau doi cua ngudi Thugng
Y mién Pong Puong (Vi Hanh, 1960). Tuc 1&
ay Ia mot hanh déng trao guri yéu thuong, dem
tam 1ong cua bo lac dé cho che, an ui gidc nga
cho nhiting ké tha phuong gitra ndi rieng rong
I16n. Thdng qua mot dém “cudi ba dum” gitta
nhan vat ti va Y Sao, nha vin khong chi khic
hoa dugc mot nét dep van hoa lau doi cua
ddng bao Thuong ma con ca ngoi su bao
dung, hiéu khach cua nhing nguoi con ndi
rimg. Trudc hanh dong thiéu kiém ché cua
t6i, Y Sao vira nhe nhang vira dat khoéat
chdng tra. Khi khai déng dac, cuong quyét
cua 'Y Sao da minh chiing cho y thac gitr gin,
bao vé phong tuc nghin doi cua dan toc,
khong @& cho n6 méo mo, léch lac di. Véi
ddng bao Thuong, sic manh tinh than nam &
chd tin twéng vao phong tuc: “Pong bao
Thuong bam vao phong tuc nhu ddy leo bam
ldy than canh, nhuw hé dit bam vao hang dd”
(Vi Hanh, 1960). Thé nén, viéc gin giir
phong tuc ddi véi ho khong chi 12 mot céach
dé dung dudng gia tri truyén thbng ma con la
mot hanh dong mang y nghia trang trong, linh
thiéng. D6 la mach nguon su song, la vén
liéng cua dan toc dé ton tai gitra chon ring
ndi hoang vu.

Mot dém “cudi ba divm” ngan ngui nhung
da dé lai cho nhan vat toi nhiéu 4n twong sau
sic vé khi khai cua ddng bao, vé vé dep cua
phong tuc truyén thdng. Nhét 1a trong bbi
canh xa hoi duong thoi, khi cac gia tri truyén
thdng ding trude nguy co bi lung lac bai thé
luc ngoai xam, thi viéc quy trong va bao vé
phong tuc ciia ddng bao Thuong di tao thanh
mat 161 nhic nhd manh mé cho tinh than dan
toc, cho y thirc cong dan véi cong dong.

3.1.2. Phong tuc don khdach, cuéi hoi

Néu trong Cudi ba dum, nguoi doc dugc
ching kien sy hieu khach, than ai ctia nguoi
dan Tay Nguyén doi véi khach ¢ xa thi vai
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Mua xudn trén dinh non cao (Vii Hanh, 1962a),
ta lai cang bat ngd hon trudc céch tir chbi don
khach khéo léo cua ngudi dan son da. Khong
phai lic ndo, budn lang ciing sin long dé thiét
dai khach & xa. Khi vao giita vu mua, dong
bao Thuong thudng tir chdi cho ngudi la vao
budn bang cach gai 1a trudc cong vao. Budn
da c6 ddu cam ky, tuyét nhién khéng mot vi
khach nao cé thé vao dugc, néu lam trai sé
phai chiu tring phat ning né. Su ton sung
phong tuc mét lan nira dugc khic hoa sau sic
thong qua thai d6 cwong quyét cia nguoi dan
ndi rieng. Chi khi nao 14 cay dugc go khoi
cong, dong bao méi sin 1ong dén tiép nhiing
nguoi khach vao budn. Tuy vay, mot khi da
d6n khach, dong bao Thuong du lic nao cling
thiét dai than tinh, bay du moi mén ngon,
rugu quy, ca hat nhay mua thau dém.

Tuong ty nhu nhiéu dan toc khac, nguoi
Thugng xem cudi hoi la mot viéc vo cung hé
trong. Dé bay to tinh cam, nguoi con géi
Thuong ciing it khi vong vo, rao truéc don
sau ma tryc tiép thd 16 ndi long minh. Tinh
cach thang than, boc truc va sy chan thanh
cua Xiu Peng trong Muia xudn trén dinh non
cao khién Dung khdng khoi siing s, boi roi.
Trudc chang trai mién xudi ma minh cam
mén, c6 son nit sdn sang dé nghi: “T6i cudi
anh nhé!l... Toi ung anh ma... Nghéo thi Xiu
Peng nudi. Xiu Peng c6 rdy, cé trdau, c6 ga.”
(Vii Hanh, 1962a). Von theo ché do mau hg,
trong phong tuc cua nguoi Thuong, phu nir sé
la nguoi hoi cudi dan 6ng. Tinh yéu va hon
nhan caa ho ciing rit moc mac, khdng qué cau
né 1 nghi hay so do vat chat. Nguoi phu nit
thudong gitr vai tro chu dong. Ho lua chon ban
doi bang nhitng tiéu chi rat gian don: “Nhiéu
cd san sang yéu ta, chét song vdi ta chi vi ta
biét diéu, hien hdu, chiz khdng phdi vi ta c6
nhiéu bac tién, dia vi, bang cap hay la mét
thez nh@n higu nao khac. ” (Vi Hanh, 1962a).
Vé dep truyén thdng cling su thd moc caa con
ngudi gitta chén hoang vu da nhiéu 1an lam
thon thuc tréi tim cua nhitng ké tha phuong.
V¢ dep cua phong tuc khéng chi lam nén ban
sac riéng biét cho dan toc ma con 1a mach
ngudn dung dudng tdm hon, 1am nén tang stc
sbng truong ton ciia con ngudi gitta ndi rung
hoang vu.
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Diéu hap dan nhimg nguoi con mién xudi,
noi phd thi on o nhu téi trong Cudi ba dum
hay Dung, An, Khanh, Hiép trong Mua xuén
trén dinh non cao khdng chi 1a phong canh
hung vi, nén tho, khong chi la nhitng ban lang
Mo trong swong cung nhitng ¢6 son nir Xinh
dep, diu dang ma con la nhitng phong tuc gian
di, don so va rat giau ban sic. Sy ton tho tuc
Ié cung y thire gitr gin truyén thong nghin doi
cua nhirng con nguoi nui rieng lubn bi danh
gia 1a lac hau, qué mua da khién cho nhiing
thanh nién phé thi ctr ngd minh tién bo, van
minh phai nhin nhan lai, danh gia lai cai goi
1a ngudn coi, ban sic. Song song do, su khac
biét noi ndi rimg da lam day 1én wéc mudn
thay d6i trong long nhitng thanh nién nhu
Dung, An, Hiép, Khanh. Ho vira ngudng mo
cudc séng binh yén noi thén di, vira mong
mubn thay d6i cudc song hién tai noi phd thi
cua minh. Ho khéng chip nhan séng mot
cudc doi nhan ha trong khi con biét bao sy doi
doi, x40 tron ngodi kia. “Lam sao ¢é thé song
nhir cdy c¢é khong hé ban khodn vi muc dich
gi?” (Vii Hanh, 1962a), cau hoi iy nhu mot
hdi chudng thuc tinh va thic giuc con ngudi
budc phai hanh dong dé cai thién hién tai va
thay do6i twong lai ciia chinh minh. Két thic
Muia xudn trén dinh non cao, cac nhan vat da
cung di dén mot quyét dinh tit yéu va can
thiét dé hién thuc hoa mong uéc c6 mot “mua
xuan” dich thyc cho chinh minh: “... mia
Xuan cua ta khdng thé tim thdy trén dinh non
cao. Mua xuan thdt s cua ta ¢ trong cugc
song nay ddy va duéi dong bang...” (Vi
Hanh, 1962a). C6 thé thiy rang, cac phong
tuc van hoa Tay Nguyén ma tac gid dan cai
trong céc tac pham khong chi ding lai ¢ viéc
quang ba, tang tinh hap dan cho cau chuyén
ma con dong vai trd thuc day tinh cam, gitp
con nguoi nhin nhan lai nhitng gia tri chan
chinh cua dan toc, cua cudc song gitra mot
thoi déat nudce chia cit dau thuong.

3.1.3. Phong tuc thdch dau

Dé phan dinh thang thua hodc ching minh
trong sach, nguoi dan Tay Nguyén thuong
duing viéc thach diu vai nhau bang nhiéu hinh
thirc, dudi sy ching kién caa chia lang cang
budn dan. Du thing hay thua thi két qua van
duoc xem 1a mot sy an bay cua than linh,
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khong thé chdi cdi. Trong Long sudi (Vi
Hanh, 1962b), dé chizng minh ban than khéng
phai 1a loai ma dai nhw 161 budc téi ctia Kha
Roat, A Pun va Kha Roat di chap nhan thir
thach nhing tay vao chi ndng theo loi cia 6ng
Ha Ram. Viéc thach ddu khong chi dé khang
dinh sicc manh cta con nguoi ma con dugc
xem la mét hinh thirc dé do xét y nghi cua
than linh. Nha vin da khéo 1éo thé hién tu duy
hon nhién, chat phac caa ddng bao dan toc
thiéu s6 théng qua niém tin vao than linh, ma
quy. Ho tin tuong tuyét dbi vao su ton tai va
nhat muc ton trong, tuan theo phan quyét cua
than linh.

Hon thé nira, tuc 18 ngudi Thuong tir 1au
da quy dinh néu thyc sy c6 toi, ngudi bi bude
t6i s& bi nguoi budc toi giét chét. Dya vao
diém nay, A Pun di thach diu hong tiéu diét
tén Kha Roat 4c 6n. Cudc thi ddu duoc dién
ra bang hinh thirc boi dua. Dudi su gitp d&
cua Y Rit, A Dun di tiéu diét duoc Kha Roat
nhung ban than cling phai b6 mang dudgi dong
sudi chay xiét. Qua do, c6 thé thiy, phong tuc
thach dau doi khi mang lai nhiing hiéu qua
nhat dinh nhung ciing c¢6 khi gy ton hai dén
nhitng nguoi vo toi khi ho phai tra gia bang
mang sbng caa chinh minh.

Khéng chi tap trung thé hién, ca ngoi
nhitng tuc 18 dep d&, dang quy cua dong bao
Tay Nguyén, Vi Hanh con chi ra nhirng han
ché, tiéu cuc cua nhitng hi tuc ma dong bao
noi day van mot myc tin tuong. C6 thé thay,
bing sw am tuwong sau sic cling mot giong vin
phong khoang, 16i cudn, Vii Hanh da tai hién
mot birc tranh phong tuc Tay Nguyén véi da
day mau sic ddi nghich, dan xen giita Sang va
t6i, gitra tot va xau, giita nén luu giir va dang
bai trur.

3.2. Con nguoi Tay Nguyén trong truyén
ngan Vii Hanh

3.2.1. Con nguwoi diing cdam, tai ning

Noi Ién trong nhiing trang viét vé Tay
Nguyén cta Vi Hanh I& hinh anh caa nhiing
chang trai khoe khoin, diy tai ning va rat
muc gan da, diing cam. Dudng nhu & bét ki
cau chuyén nao, nha van ciing déu dat con
ngudi vao thé ddi dién vai thir thach. Va ciing
tir nhitng hoan canh cam go, thir thach 4y, tai
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nang va long diing cam cua nhirng nguoi con
nyi ring ¢6 co hoi dugc boc 16 rd nét.

Long diing cam dugc xem la mét loai v
khi sic bén ctia con ngudi dé chdng lai nhitng
hiém nguy noi ring ndi hoang vu, hiém tro.
Pung trudc chla té son 1am day hung ton,
Khoan Ray trong Mai thu ciza Khoan Ray (Vii
Hanh, 1959b) khdng hé nao ning, e so. Tréi
lai, chang trai diing manh van binh tinh lao
mili gido dé ha con vat dang dién tiét. Trudc
su chdng tra quyét liét, 1ong 16n cua con vat
to 16n, Khoan Ray van quyét tim nim chéc
ngon gido, lao thang vao con vat, chién dau
va chién thiang no dé tra thi cho dira con déng
thuong. Sttc manh cua Khoan Ray da duoc
khang dinh bang chién tich 13y ling, bang
long qua cam va quyét tim cao do. Khdng chi
chién dau véi con vat to 16n, con nguoi Tay
Nguyén con sin sang chién dau chéng lai
nhitng ké gian &c, gay ra tai hoa cho dan lang.
A Pun va Y rit trong Long sugi san sang hy
sinh thin minh dé tiéu di¢t tén Kha Roét tham
lam, hiém doc. A Pun da chién thiang sic
néng cua chi sdi bang doi ban tay lao dong
chai san va chién thing ké 4c 6n bang tai ning
cung su kién nghi cia minh. Con nguoi qua
cam 4y du biét c6 thé gap phai nguy hiém,
tham chi phai bo mang giita Iong su6i nhung
van khang khai thach dau hong tiéu diét ké
gian ac, trir hai cho buén dan.

Gitra mot khdng gian ndi rieng rong Ion,
hoang vu, Vii Hanh da khic hoa nén nhiing
con nguoi vi dai, tran day tai nang, sic manh
va long qua cam. Vang vong trong tirng cau chir
1a tAm 1ong cao quy, tai nang 1Am liét, stc manh
quat cudng cua nhirng chang trai son da. Tt
ca lam nén su dang trong, dang quy cua con
nguoi Tay Nguyén gian di ma phi thuong.

3.2.2. Con ngwoi thiy chung, giau tinh cém

Nhac dén nguoi dan Tay Nguyén la nhic
dén nhitng con ngudi dy tinh yéu thuong va
c6 long thiy chung, son sit. Giita chén ndi
ring hoang vu, véi diéu kién séng vé cling
kho khan, thiéu thon nhung nhitng nguoi dan
noi day van san sang sé chia, gitip d& nhiing
ké 15 budc lac duong. Tam long caa Y Sao
trong Cudi ba dum hay Xiu Peng trong Mua
Xuan trén dinh non cao 1a mét biéu hién day

S6 07 (2023): 71— 76

cam dong cho su hiéu khach cuing tim long
nhan hau cia ngudi dan chdn dai ngan. Ho
khdng chi thiét dai nguoi xa bang rugu ngon,
thit quy ma con gui trao bang tat ca tinh cam
nhiét thanh, than ai caa minh.

DU chi dung nén nhitng cot truyén don
gian, véi cach thé hién nhan vat chu yéu
thong qua hanh déng nhung Vi Hanh da
thanh cdng trong viéc khic hoa nén nhirng
con nguoi Tay Nguyén thuy chung, trong
nghia tinh. Pang sau nhirng 15i 18 khdng may
hoa my 1a mot trai tim luén chan chia biét
bao tinh cam chéan thanh. Tinh cam cha con
thiéng liéng, tinh nghia vo chdng sau nang,
tinh yéu d6i Itra thiét tha déu dwoc Vii Hanh
khac hoa vé cung cam dong. Trong Mai thu
cua Khoan Ray, nguoi doc khdng khoi cam
phuc truéc mot ngudi cha bat chip moi hiém
nguy dé tim diét con &c th, tra thu cho dtra
con bé bong ciia minh. Dén véi Long sudi, ta
lai ¢6 co hoi chimng kién tinh nghia vo chong
SAu nang gita A Pun ddi v6i nguoi vg Mi
Sao. Ngay ca khi Mi Sao chi con lai [a mot
nim mo lanh 8o, A Pun van quyét long
chung thay va ngay dém thuong nhd nang.
Va cang xuc dong hon trudc tinh yéu am
tham ma chay bong cia Yan ddi véi Y Mo
trong O ong ring (Vi Hanh, 1959a). Chang
trai that tha Yan chi vi mot 101 noi dua ma san
sang bat chap thar thach ngam ca mot 6 ong
ring dé c6 thé cudi dugc Y Mo lam vo. Tat
ca ho da cung tao nén hinh anh con nguoi Tay
Nguyén tuy gian di, méc mac ma chan chaa
bao sirc manh tiém tang ciu thanh boi long
thuy chung va tinh yéu thuong bao la rong 16n.

4. KET LUAN

Hon 80 ndm cam bit, nha van Vi Hanh da
tro thanh “mot tén tudi 16n, mot tim guong
vé nhan cach song, vé tinh yéu danh cho vin
hoc véi ¥ nghia cao dep nhat ciia ngudi cam
buat” (Ban Tuyén giao Thanh uy TPHCM,
2021). Riéng viéc dua van hda Tay Nguyén
Va0 trang viét c6 thé xem la mot huéng di méi
mé trong van hoc d6 thi mién Nam giai doan
1954 — 1975. Khi bau khéng khi vin hoc do
thi da dac quéanh bai nhitng tic pham ngoai
lai ¢b vii 16i séng huong thu, budng tha hay
nhirng sang tac “minh hoa” mang tinh hiéu
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triéu, dam chét chinh tri thi “truyén duong
rimg” ciia Vii Hanh da dwa nguoi doc dén voi
mot khong gian méi voi tat ca sy thd mac,
hon nhién cia thién nhién va con nguoi.

Vai nhitng cau chuyén gian di, moc mac,
Vii Hanh lién tiép mé ra trudc mat nguoi doc
mat bac tranh tha vi, ddy mau sic vé phong
tuc va con ngudi Tay Nguyén. Vii Hanh
khong han 1a cay bat xuat sac nhat khi viét vé
Tay Nguyén, nhung thong qua nhiing cau
chuyén dang trén tap chi Bach Khoa, nha van
d3 mang dén cho nguoi doc nhitng tri nhan
ma&i mé vé vian hoa & manh dat xa x6i, huyen
bi nay. Giita chén dai ngan hoang so, rong
I6n, con ngudi khong hé nho bé, 1am 1ii ma
toa sang rang rd voi nhiing vé dep truyén
thong dang quy, dang trong. Nhiing bai hoc
vé nghia thuy chung, tinh dan toc, vé gia tri
ctia ban sic truyén théng cing nhing pham
chat dang quy ciing tir d6 ma dm thim tham
nhuan vao trong tm kham ctua méi con ngudi.
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TOM TAT

Mb hinh Convolutional Neural Network va gan day 1a Transformer da chimg minh hiéu
qua trong phan loai anh don nhan dya trén cac tap dit liéu don nhan. Khi mé rong ra bai toan
phan loai anh da nhin, mot rao can 16n 14 khong dii cac tap dit liéu da nhan cho huan luyén mé
hinh. Két hop tryuc tiép tap anh da nhin va don nhin (cho ddi twong méi) chua mang lai két qua
phan loai da nhan. Trong bai bao nay, ching t6i dé xuat mé hinh Conformer va phuong phap
mat na tya BERT cho phan loai anh da nhan dya trén tap dir liéu don nhan ImageNet va tap di
lidu da nhian Coco. ImageNet dugc str dung dé huan luyén nhan dang déi twong “chinh” trong
anh (d6i twong ImageNet) va Coco dé nhan dang cac ddi tuong “phy” khac trong anh. Két hop
mot lwong nho dit lidu ngir canh da nhian 1a sy “lai ghép” ddi tuong tir Coco va ImageNet d¢é két
ndi cac tap dir liéu khac nhau, mo hinh dé xuat c6 thé nhan dang ddi tugng “chinh” trong anh
va cac d6i twong thong thuong khac. Ngoai ra, mé hinh c6 thé ap dung cho gan lai da nhan tap
dir liéu ImageNet véi thong tin nglr canh déc trung.

Tir khoa: gan lai da nhan tap ImageNet, mo hinh Conformer, phdn logi anh da nhan, tdp
dit liéu don nhan, tdp dir liéu ImageNet.

MULTI-LABEL IMAGE CLASSIFICATION WITH NOVEL OBJECT
FROM SINGLE-LABEL DATASET BY MASK CONFORMER MODEL

ABSTRACT

On the basis of single-label datasets, the Convolutional Neural Network (CNN) and, more
recently, the Transformer model, have shown to be successful at classifying single-label images.
The lack of multi-label datasets for model training is a significant obstacle when it comes to the
problem of multi-label image classification. In this paper, we propose a Conformer model and a
BERT-like mask method for multi-label image classification based on the ImageNet single-label
dataset and Coco multi-label dataset. ImageNet is used to train the “main” object in the image
(ImageNet object) and Coco to recognize “secondary” objects in the image. The proposed model
can identify the "main" object and other common objects in images when combined with a small
amount of multi-label context data, which is a "hybrid" of objects from Coco and ImageNet to
connect different datasets. In addition, the model can be applied to a multi-label reassignment of
the ImageNet dataset with specific context information.

Keywords: Conformer model, ImageNet dataset, multi-label image classification, re-
label ImageNet, single-label dataset.

S6 07 (2023): 81 — 89 T gﬁ.‘,fé&ﬁiﬁﬁﬁé

81



82

Tapcfz Rhoa hoc

DAI HQC HA LONG

1. PAT VAN PE

Nhitng nim gan day, thi gisc may tinh —
Computer vision (CV) da dat dugc nhimng
budc tién 16n nho tién bo cua cong ngh¢ hoc
sdu va cac tap dir liéu 16n. Mot sO mo hinh
dugc huan luyén trén lugng dit liéu 16n gan
nhan da dat va tham chi vugt qua kha nang
cuia con nguoi trong mot s6 nhiém vu cu thé,
chang han nhu phéan loai 4nh don nhén.

Phéan loai anh don nhin nhim muc tiéu
gan mot nhan cho anh tu tap dir liéu anh don
nhan. Trong thoi gian dai, mdé hinh
Convolutional Neural Network (CNN) to ra
kha hiéu qua trong phan loai anh don nhan.
Nhitng nim gan day, véi thanh cong ctia mo
hinh Transformer trong linh vuc xir ly ngén
nglr tu nhién — Natural language processing
(NLP), nhiéu nghién ciru da ap dung mé hinh
Transformer trong CV va mang lai két qua
canh tranh v4i m6 hinh CNN, chéng han mo
hinh Vision Transformer (ViT) cia Google
(Dosovitskiy va cs., 2021), Object Detection
Transformer (DETR) cta Facebook (Carion
va cs., 2020). Dit liéu cho huén luyén phan
loai 4anh don nhin kha phong phii, chang han
ImageNet (Deng va cs., 2009) voi 21K 16p
ddi tuong, hodc dé dang tim kiém trén
internet theo ddi twgng mong mudn.

Trong thuc té, dit liéu anh, ké ca tir tap dit
lidu don nhan, thudng c6 nhidu hon mot dbi
tuong trong d6. Chang han, d&i twong
Accordion trong ImageNet thuong kem theo
cac ddi tuong person, chair... trong anh. Do
do, bai toan phan loai anh da nhan mang lai
nhiéu théng tin gia tri hon, c6 thé ap dung t6t
hon cho nhiéu bai toan khac nhau, nhu trong
nhan dang cac dbi tuong cho mo ta anh dbi
tugng mai. Nhan dang cac doi tugng trong
anh, ddc biét cac dbi twong méi, 1a bude dau
tién rat quan trong, quyét dinh nhiéu dén chét
luong ctia mé ta anh dbi tugng moi.

Thanh cong ctia cac mo hinh phan loai anh
don nhan tao nguén cam hing cho phan loai
anh da nhan. Tuy nhién, khong don gian chi
1a chuyén ddi tir mé hinh phén loai anh don
nhan sang phéan loai da nhan. Béi trong phan
loai don nhan, cac dbi twong “phy” thuong
khong dugc chu y, trong khi phén loai anh da
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nhan, sy quan tam chia déu cho cac dbi tuong
va co tinh trang trung lap/che khuat cta cac
doi tuong trong anh.

Thém vao d6, dir li¢u anh da nhan thuong
khong day du, khong da dang va ton rat nhiéu
tai nguyén, cong suc cho gan lai da nhan,
hodc tim kiém trén internet. Ching han: Coco
dataset (https://cocodataset.org) la tap dit li¢u
da nhan, tap trung vao 80 16p d6i twong; Open
image (Kuznetsova va cs., 2020) 1a tap di
lidu da nhin véi 600 16p ddi tuong, nhung chi
tap nho dir liéu trong d6 dugc gan da nhan.
Hon nita, viéc sir dung tap dit liéu da nhin san
c6 thuong han ché sy phong phii cia cac dbi
tugng nhén dang. Viéc thu thdp va gan da
nhan cho tip dir liéu 16n van 1a mot thach
thirc. Dit lidu anh da nhén c6 thé thu thap tir
internet bang viéc két hop nhiéu tir khoa, tuy
nhién két qua tim kiém tra vé nhiéu anh
khong phtt hop véi ndi dung nén can phai ¢6
su ra soat thu cong. Gan da nhan toan bd tap
dir liéu 16n 1a mot cong viée té nhat, tén thoi
gian, cong strc va dé bi 16i va yéu cau su tham
gia ctiia chuyén gia trong mét s linh vuyc,
chang han trong linh vuc y khoa.

Dé giai quyét tinh trang khong day du,
phong phu dit liéu da nhin, mot giai phap dé
xudt la st dung tap di li€u don nhan cho huén
luyén phén loai anh da nhan. Su dung don
thuan tap dir liéu don nhan cho huin luyén
phén loai anh da nhan khong dem lai két qua
ma can phai c6 cac dir liéu bd sung hoic cac
ky thuét chuyén sau khac nira. Da c6 mét sd
nghién ctru trén thé gidi theo hudng nay mang
lai két qua kha quan. Nghién ciru cua tac gia
Sangdoo Yun va cong su thudc Phong thi
nghiém NAVER AI (Han Quéc) (Yun va cs.,
2021) dé xuét gan lai da nhan cho tap dit liéu
ImageNet. Theo do, tac gia st dung phuong
phép “random crop and resize” — chon ngau
nhién mdt vung anh dé hy vong nhan duoc
dbi tuong, sau d6 qua mo hinh nhan dang dé
phat hién ddi twong trong anh. Tir d6, nghién
citu da thyc hién gan lai da nhan cho
ImageNet v6i do chinh xéc 1én dén 80%. Tac
gia Baoyuan Wu va cdng su (Wu va cs.,
2019) xay dung kho dir liéu da nhan Tencent
multi-label Images dya trén cac tdp dir liu
ImageNet va Open Image, bang cach sir dung



/ KHOA HOC T NHIEN

cdy phan cap ngit nghia va dong xuat hién
giita cac 16p ddi twong. Pay 1a kho dit liéu
anh kha I6n véi khoang 18 triéu anh cho 11K
16p ddi twong. Trong nghién ciru (Huang va
cs., 2020), tac gia xay dung d6 thi mo ta cac
16p dbi tugng duya trén tap dir lidu Coco va
ImageNet, tinh toan d¢ twong dong dua trén
ludi tir va st dung ngudng xac dinh canh gilra
cac node trén dd thi. Sau do, su dung mang
Relational GraphConvolutional Network (GCN)
cho huén luyén phan loai anh da nhin ddi
tugng moi trong anh. Trong nghién ctru (Wei
va cs., 2016), tac gia su dung mo hinh phat
hién d6i twogng BING, dé phat hién cic ddi
tugng trong anh, dugc coi nhu la tap cdc ing
vién ddi tuong trong anh, sau do su dung mo
hinh CNN chia s¢ két ndi cac ung vién trong
mdt tong thé boi 16p max pooling cho két qua
cudi cung 1a du doan da nhan cho anh. Trong
nghién ctru (Verelst va cs., 2023), tac gia su
dung phuong phap cit anh ngiu nhién va
chuyén do6i kich thude anh lam dir liéu b6
sung, ding ham mat mat “spatial consistency
loss” cho huan luyén phén loai anh da nhan
va giam b6t nhiéu phan loai do cat anh ngau
nhién gy khong dong b nhan huan luyén va
anh dau vao.

Nhin chung, cdc nghién cuu thuong su
dung h¢ phat hién dbi tuong dé trich xuét cac
dbi tuong lam dir li¢u dau vao cho huin luyén
mo6 hinh nén két qua nhan dang phu thugc kha
nhiéu vao d6 chinh xac va d¢ da dang ctia hé
phat hién d6i tuong. Viéc dong thoi str dung
két qua thir cap lam dau vao ciing anh huong
phan nao dén hiéu ning mo hinh. Viée xay
dung quan hé gitra cac d6i twong dya trén ludi
tlr/do thi phu thude ngit canh ngdn ngit nhiéu
hon 1a ngilt canh hinh anh.

Trong qua trinh thir nghiém thyc té, ching
t6i nhan thiy rang, viéc s dung tryc tiép
ImageNet va Coco khong mang lai két qua
cho phan loai anh da nhan véi d6i tuong méi.
Do viy, trong bai bdo nay, chung t6i dé xuat
phuong phap “lai ghép” ddi tuong anh va st
dung phuong phap mat na tua BERT trong
md hinh Conformer dé dat duoc két qua phan
loai anh da nhén véi ddi tugng méi tir tap
ImageNet. Cu thé, ching t6i sir dung tap dit
li¢u don nhan ImageNet va mot luwong rat nho
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dir liéu dugc chi thich da nhan tir chinh
ImageNet, két hop tap dir liéu da nhan Coco
dé 1am dit liéu huén luyén. Bang phuong phap
mat na hoa trong mo6 hinh Conformer, ching
toi da thur nghiém thanh cong mé hinh phan
loai anh da nhan dya trén tap dir li¢u anh don
nhan ImageNet. C6 thé mo rong 4p dung cho
cac tap dir liéu don nhan khac hoac cac 16p
ddi tuong tu tim kiém trén internet, déng thoi
c6 thé ap dung cho gan lai da nhan tap dit lidu
anh ImageNet.

2. PHUONG PHAP NGHIEN CUU

2.1. Phuwong phap trich xuit lai ghép cac
doi twgng

Coco la tap dir licu anh st dung cho phat
hién ddi twong, phan doan va chi thich anh
quy mé 16n véi 328K anh cho 80 16p ddi
tuong khac nhau. Cac dbi tuong xudt hién véi
tan suét kha 16n, chéng han dbi tuong “dog”
c6 tan suat 1a 18.000 lan.

ImageNet 1a tap dir liéu anh ndi tiéng
trong CV ndi chung va phén loai anh noi
riéng. Pay la tap dir liéu lon gém 14 triéu anh
dugc chu thich theo phan cép mang tir véi
21K 16p dbi twong. Tap con thuong duoc sir
dung ctia ImageNet bao gdbm 1.000 16p ddi
tuong véi 1.281.167 anh cho huén luyén,
50.000 cho kiém thr va 100.000 cho thir nghiém.

Dudi goc d6 phan loai anh, Coco 1a tép da
nhin c6 thé st dung cho phéan loai anh da
nhan, ImageNet 1a tap dit liéu don nhan chu
yéu str dung cho phén loai anh don nhan. Két
hop tryc tiép hai tap dir liéu nay khong mang
lai két qua cho phan loai 4nh da nhan, do xé4c
suét trong phan loai don nhan cao hon nhiéu
so voi phan loai anh da nhan.

Qua qua trinh phén tich va thtr nghiém
thuc té, chung t6i nhan thay rang, két hop
ImageNet v6i Coco, cong thém mot luong toi
thiéu anh tir ImageNet duoc chi thich da
nhan (theo thtr nghiém ctia ching t6i 1a 20
anh/ 16p d6i tugng) cho phén loai anh da nhan
dem lai két qua kha quan. Cuy thé: (1) Coco:
thuc hién 14y danh sach nhén cac d6i tuong tir
chu thich va 80 dbi tuwong, cong thém mot )
16p dbi tuong c6 tan sudt xuat hién nhicu
trong chu thich; (2) ImageNet: la tdp don
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nhan san co; (3) ImageNet™™: chon 20 anh
trong mdi 16p ddi tugng ciia ImageNet va
thyc hién ch thich da nhan cho cac anh nay.
Céac anh nay duoc chon sao cho ) lugng cac
dbi twong trong anh 1a da dang khac nhau.
Khi thuc hién chua thich da nhan cho 20
anh/16p d6i tuong, ngoai cac ddi twong thong
dung xuét hién trong anh cing véi ddi twong
chinh ImageNet, chang han chair, man... bén
canh accordion, chung t6i con thyc hién
phién am cac dbi twong ngit canh trong anh,
chang han grass, field, building, sky, street. ..
Céc d6i tuong nay thuong bi bé qua trong céc
tap dir liéu anh khac nhung lai kha quan trong
trong ImageNet boi phan 16n anh trong d6 c6
kém theo cac dbi twong ngit canh, dong thoi
lai rat c6 gid tri trong nghiép vu mo ta anh.
ImageNet™ co thé coi 1a tap dir lidu “lai
ghép” ddi tuong giita hai tip ImageNet va
Coco, nghia 1a cac anh ma c6 xut hién cua
ca d6i tuong ImageNet va Coco duoc chu
thich da nhan.

Y tuong trich xuat “lai ghép” cac ddi
tugng trong anh dua trén cac tap dir liéu néu
trén cu thé nhu sau: ImageNet dugc st dung
dé nhan dang d6i twong “chinh” ImageNet
trong anh; Coco dugc st dung dé nhan cac
d6i tuong “phy” trong anh, ké ca déi tuong
ngtt canh; ImageNet™ dugc s dung nhu mot
“mdi nht” cho muc dich ciing v6i Coco “ép
budc, dinh huéng” mo hinh thyc hién theo
huong phan loai anh da nhan cho tap ImageNet
va goi y cac ddi tuong ngir canh dai dién cho
tap dir liéu ImageNet. Khi dugc huén luyén
theo phuong phap mat na trén md hinh
Confomer c6 thé thuc hién dwoc phan loai
anh da nhan tur tap dir liéu don nhan ImageNet.

S

(a) Imagenet (b) Coco (c) inference

Hinh 1. Nhin dang cc ddi twong trong theo
phuwong phap lai ghép
Trong Hinh 1, anh (a), ImageNet dugc
huén luyén dé nhan dang d6i tuong chinh

robin; anh (b), Coco dugc sir dung dé huin
luyén ddi twong phu, ngit canh fence, green
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tree; anh (c), khi thug hién du doan, mé6 hinh
nhéln’dang duogc ca doi tugng chinh ImageNet
va doi tugng phu trong anh.

2.2. Mo hinh Confomer véi phuwong phap
mait na

Trudc day, trong CV, md hinh CNN da
thdng tri mot thoi gian dai va da chimg minh
dugc hiéu qua trong nhidu nghiép vu. Nam
2017, khi xuéat hién mé hinh Transfomer
trong linh vuc xur ly ngdn ngtr tu nhién cho
két qua vuot troi, nhiéu tac gia da léy cam
hing tir mo6 hinh Transfomer trong NLP ap
dung trong linh vyc CV va mang lai két qua
rit canh tranh v6i mo hinh CNN, chéng han
mo hinh ViT trong phan loai anh ctia Google,
mo hinh DETR trong phét hién dbi tuong cia
Facebook. Pac bi¢t trong linh vyc chu
thich/mé ta anh, Transfomer di dan thay thé
mo hinh RNN/LSTM va chiém xu thé chii dao
trong céc nghién ctru vé mo ta anh hién nay.

M® hinh Transfomer khéc phuc dugc cac
van dé ciia mo hinh trude d6 vé su phu thudc
Xa gifra cac tir trong cAu do su bién mét cua
dao ham (gradient) tdc do huin luyén cham
do xir Iy tuan ty, ddc biét 1a co ché “tw cha y”
(Self Attention) va dem lai hi¢u qua hon cho
mo hinh. Do d6, m6 hinh Transformer va cac
bién thé ciia n6 nhu BERT, GPT-3 d tao ra
Kkét qua hién dai (State of the art —- SOTA) cho
cac tac vu lién quan dén NLP.

Phan 16i cia mo6 hinh Transfomer 1a co
ché Scaled Dot-Product Attention, trong CV,
cho phép huin luyén mot (mot sb tir) chu y
dén mot ving anh nhét dinh. Cac trong s6 cua
16p “cha ¥ duge diéu chinh trong qué trinh
huén luyén dya theo do da dang cia cac anh
dau vao. Do vdy, md hinh nay kha phu hop
cho cac nghiép vy CV.

Lay cam himg tir két hop mé hinh CNN
v6i Transfomer va phuong phap “maét na” tir
md hinh BERT, ching toi dé xuét mé hinh
Mask Confomer ap dung cho phén loai anh
da nhan tu tap dir licu don nhan va mang lai
két qua kha quan. M6 hinh Conformer 1a sy
két hop ctia CNN va Transformer.
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Transformer va CNN doc lap déu co
nhimg han ché nhit dinh. Mic du
Transformer c6 kha ning mé hinh héa bdi
canh toan cuc tam xa (long-range global
context), chiing lai it c6 kha ning trich xuat
cac mau tinh ning cuc bo chi tiét. CNN thi
nguogc lai, ching c6 khéa nang khai thac thong
tin cuc bd va dugc st dung lam cac khéi tinh
toan trong CV. Ching hoc cac nhan dua trén
vi tri duoc chia sé thong qua cac ctra s6 cuc
bd v6i kha nang dich chuyén va c6 kha ning
mo hinh hda dugc cac déc trung nhu canh hay
hinh dang. Mot giéi han nita cta két ndi cuc
b 14 cAn nhiéu tham sb hodc 16p mang dé hoc
duogc cac thong tin toan cyc.

Gan day, da c6 mot s6 nghién ciru (Gulati
va cs., 2020; Wei va cs., 2016) chi ra rang,
viéc két hop tich chap (convolution) va co
ché “chu ¥ gitp cai tién hiéu ning mo hinh
hon la viéc sir dung riéng r€ tirng loai hinh do
su két hop tao diéu kién cho viéc hoc duoc ca
cac dac trung mang tinh cuc b va toan cyc.
Md hinh Conformer trong thu nghiém cta
ching toi bao gdm Conformer encoder va
Transformer decoder. Phuong phap huan
luyén duoc dya theo mat na hoa tya BERT.

Scaled Dot-Product Attention la mét co
ché chi y dwa vao viéc nhan ma tran (dot-
product) va sau d6 nhan tiép cho mot hé s ti
1€ (scaling factor), cu thé & moé hinh

N
Transformer la —.

Vi
T
Attention (Q, K, V) = so ftmax <QL> v,
Q ) /i e

trong d6: Q, K,V tuong Ung la ma tran Query,
Key va Value, d, 1a so chiéu cua véc to key.

Multi-Headed Attention (Hinh 2) duogc st
dung dé tang kha ning chay song song véi co
ché chu ¥ nhiéu lan. Cac dau ra chii y 1a doc lap,
duoc ghép ndi va chuyén doi tuyén tinh dén sb
chiéu mong muédn. Theo tryc giac, multi-head
attention cho phép tham gia vao nhiing phan
khéc nhau cta chudi tir, chang han phan phu
thudc dai han, ph?m phu thudc nge"ln han...
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Mathiul
Ilax
L
Scaled Dot-Product .
Attantian

ioily

I ! !
Lirear Linear Linear
[ v}

Hinh2. Scaled Dot-Product Attention (trai) va
Multi-head attention (phai) (Vaswani va cs., 2017)

MultiHead(Q,K,V) = [headl, e headh] 7

o
=

trong d6 head, = Attention(QW I, KW* VW),

Khéi Conformer trong thir nghiém ctia
ching ti bao gdm:
= FeedForward(x)
Sel f_attn(x)
pre_norm(x)
Con formerConvModule(x)
Feed Forward(x)
post_norm(x)

LTRSS S~ S S

Con formerConvModule gém:
= Layer Norm(y)

= Convld(y)

= GLU(y)

= DepthWiseConvld(y)
= BatchNormld(y)

= Swish(y)

= Convld(y)

= Dropout(y)

A S - R S

Trong do:

Feed Forward: 16p truyén thang;

Sel f_attn: 16p ty chu y;

pre_norm, post_nornt: 10p chuén hoa;

Con formerConvModule: 16p tich chap;

DepthWiseConv1d, Convild: module tich
chap 1D;

GLU, Swish: ham kich hoat;

Swish: module “bo hoc”.

Mo hinh Conformer (Hinh 3): m6 hinh

gom encoder la cac 16p conformer block va
decoder la cac 16p transformer.
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[ OUT PROB ]
NORM
FFW
1D-CONV
NORM
[ OUTPUT ]
MHA
FFW

)

Hinh 3. M6 hinh Conformer
cho phin loai 4nh da nhén

Pha hudn luyén:

Dir liéu anh dau vao duoc chuyén vé kich
thudc 224x224, sau d6 qua blackbone 1a mo
hinh pretrained — Mobilenet v3 da dugc huin
luyén trén 21K 16p ddi tuong ImageNet, thu
duoc ban dd dic trung 960x7x7, 10i duge 1am
phang thanh chudi tir c6 gém 49 tir véi 6
chiéu 960 va sau d6 duoc chuyén thanh cac
tir ¢6 s6 chiéu 256.

Nhin dau ra 1a danh sach cac ddi tugng
trong anh tuong tUng. V6i tdp dir li€u
ImageNet, nhin diu ra gdbm mot nhan 1a ddi
twong chinh trong anh. Tép dit liéu ImageNet™
1a nhdn cac dbi tuong trong anh. Véi tap dir
ligu Coco, ching t6i thyc hi¢n theo theo
phuong an: 51% la nhan d6i twong thyc trong
anh, 49% thuc hién thay thé ddi twong Coco
boi cac ddi tuong ImageNet, vi du dog, man,
grass — samoyed, man, grass. Xac suit thay
thé 1a 49%, nho hon xéc xuét doi twgng thyc
51% (ddi twong Coco) nén két qua nhan dang
khong anh huong dén dbi twong thyc. Viée
thay thé nay nham muc dich ting cuong xac
sudt lién két giita ddi tuong chinh ImageNet
v6i cac ddi tugng Coco khac, dong thoi duy
tri dugc xéac suat cia déi tugng phu Coco.
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Nhan dit liéu du ra sau d6 duge mit na
héa ngiu nhién (random mask) theo ti 1é:
33% che matna 1 tir, 33% mat na 2 tir va 34%
che mit na toan bo cac tir. Cac nhan ddi tugng
dugc ma hoa thanh cac thé (token) boi
pretrained — BERT va chuyén doi (embedding)
thanh s chiéu 13 256, sau d6 ghép véi chudi
tir anh, tao thanh chudi tir dau vao cho mo hinh.

MB& hinh dugc huin luyén dé du doan cac
tir duge thay thé boi tir mit na ddu vao dya
vao dir liéu anh. Chi tinh “cross entropy” cho
cac tur dugc dy doan (che mat na).

(a)
tench man
Conformer
ﬂ mask grass mask
(b)
tench grass man
Conformer
mm mask mask mask

Hinh 4. M6 hinh Conformer
cho phin loai 4nh da nhén theo cic pha
huén luyén (a) va dw don (b)
Pha nhén dang:

Dir liéu du vao cho nhan dang 14 anh can
du doan, phan ngdn ngir duoc che mit na toan
bd. Do theo phuong phap huin luyén ctia mo
hinh, s6 luong dbi tugng dy doan phu thudc
vao sb tir mit na duoc st dung trong dit li¢u
dau vao. Nghia 1a c6 thé thuc hién diéu chinh
) lwong mét na dau vao dé du doan sb luwong
d6i twong dau ra trong anh. Trong thir nghiém
cua chung t6i, nhan dang anh duoc thyc hién
theo ba budc:

Budc 1: thuc hién nhan dang véi s6 lugng
tr mat na dau vao 1a 1. Khi d6, mé hinh trd
thanh phan loai anh don nhin va dé dang
nhan dang dugc dbi tugng chinh trong anh
v6i d6 chinh x4c rat cao, chéng han nhén dang
dugc dbi twong rench.
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Budc 2: thyc hién nhan dang anh voi sO
lugng tir méat na dau vao mong mudn, thong
thuong 1a 3. Do nhén dang 1a da nhan, nén c6
mot xac sudt nao d6 trong két qua du doan
khong xuét hién d6i tugng chinh va bi nhan
dang sang d6i trong gidng loai trong tmg, vi
du tench bi nhan dang thanh fish.

Budrc 3: thyc hién thay thé ddi tugng chinh
dugc nhan dang tor budc 1 cho dbi tuwong
gidng loai dugc nhan dang ¢ budc 2, chang
han fish — tench. Két qua dau ra 1a cac nhan
d6i twong bao gdm ca ddi twong chinh trong
ImageNet va dbi twong khac duoc nhin dang
trong anh.

3. KET QUA VA THAO LUAN
3.1. Tap dir liéu huén luyén

Trong céc thu nghiém, ching t6i st dung
tap dir liéu ImageNet va Coco cho huan luyén
md ta anh. Do han ché vé ngudn lyc va tai
nguyén, chung t6i chon ngau nhién mot tap
16p dbi twong tir ImageNet 1K cho cac thir
nghiém ma khong 1am mat tinh tong quat ctia
phuong phap hay hi¢u ndng cua mo6 hinh thuc
hién. Ttr tap dir liéu nay, chiing t6i chon mdi
16p 20 anh dai dién dé thuc hién gan da nhan
cho anh. Déi vai tap di liéu Coco, nhan cac
d6i tugng duoc 14y tir danh sach ddi twong va
cha thich twong tmg. Chiing 0i c¢6 ging lay
danh sach dbi tugng nhiéu nhat ¢ thé véi mdi
anh dé ting kha ning nhan dang nhiéu nhan
va bu dép cho s luong nhin d6i tuong tir
tap ImageNet.

3.2. M6 hinh

Trong bai bao nay, chiing t6i sir dung mo
hinh Conformer v&i encoder gom 1 layer
conformer, decoder gém 1 layer multi-head
attention véi s6 luong tham s6 huan luyén 1a
7.689.088. Mang co so& dugc st dung la
Mobilenet v3 di duoc huan luyén trén 21K
16p ddi twong ImageNet véi s6 lugng tham s6
st dung la 2.971.952.

Mb hinh duoc hudn luyén trén Colab véi
GPU Tesla T4 16GB. Thoi gian huan luyén
la 4 gio cho 50 epoch. Thoi gian nhan dang
anh 1a 0,5 s/anh.
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3.3. Két qua nhin dang

Do ImageNet la tdp dir liu don nhan,
khong c6 tap dir liéu chuan cho danh gia mo
hinh da nhan. Hon nira, m6 hinh duogc thir
nghiém dé nhan dang ca d6i tugng ngir canh
nén kho so sanh voi cac mo hinh dya trén tap
dit liéu khéc. Do vay, dé danh gia két qua thir
nghiém mo hinh, ching t6i thu thap 165 anh
cho 33 16p dbi twong ImageNet va thyc hién
danh gia theo cac chi s6 twong ty md hinh
NOC (Venugopalan va cs., 2017) nhu duéi day:

(1) S1: ti 18 phan trim 16p ddi tugng
ImageNet duoc nhan dang khi ¢o it nhét mot
két qua nhan dang cua 16p ddi tuong (X) trén
tong cac 16p ddi twong duoc dy doan (C).

= X/C % 100. Chi sb nay cho biét ti 1& 16p
d6i tuong méi duoc xuat hién trong két qua
du doan trén tong sb cac 16p ddi twong.

(2) S2: ti 1& phan trim céac déi tuwong
ImageNet duoc nhan dang (Y) trén tong cac
Kkét qua dy doan (S): S2=Y/S * 100. Chi so
nay cho biét ti 1€ dbi tuong moi dugce Xuét
hién trong cac du doan.

(3) $3: 40 chinh xac cuia nhan dang la ti 1¢
két qua nhan dang dung (Z) trén tong cac du
doan (S): §3 = Z/S  100. Ti 1 nay cho biét
dd chinh xac cua du doan tir mé hinh.

(4) S4: diém s6 F1 duoc tinh toan dua trén
precision va recall cia ddi twong moi
ImageNet trong cac két qua du doan. F1 =2 «
Precision x Recall | (Precision + Recall). Chi s0
nay 1a s6 dung hoa giita Recall va Precision
dé c¢6 can ctr danh gia, lya chon mo hinh.

Két qua thir nghiém nhu trong Bang 1 va
Bang 2 dudi day. Két qua du doan mot sb
mau phan loai anh da nhan dugc trinh bay tai
Hinh 5.

Bing 1. Piém s6 danh gia cho 33 16p ddi
twong ImageNet

S1 (%) S2(%) S3(%)  S4(%)

100 86,67 71,57 86,60

Bing 2. Piém s6 danh gia cho 19 16p ddi
tuwgng ImageNet c6 ciy phan cap giong loai

S1 (%) S2 (%) S3 (%) S4 (%)
100 93,68 78,95 86,81
ap chi khoa hoc
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accordion,
woman,
bench, grass
field

water buffalo,
man, grass field

man, bison,
grass field, road

songbird, tree,
leaves

goldfinch, tree robin, grass

cello, woman,
chair, room

samoyed, grass,
field

redbone, water

—

siamese cat, bed tiger cat, bed,
car blanket

lampshade,
table, flowers

kimono,
woman, tree

academic gown,
man, tree

Hinh 5. Mot s0 két qua phan loai anh da nhin
voi doi twong méi tir tip dir liéu ImageNet

Béng 1 1a chi s6 danh gid cho 33 16p ddi
tuong modi ImageNet dugc lya chon. Bang 2
14 chi s6 danh gia 19 16p d6i twong c6 xuat hién
cdy phén cap giong loai, vi du dog — samoyed.

Theo két qua du doan, mé hinh da nhan
dang dugc da nhan: dbi twgng méi trong anh
va cac dbi twong khac. Xac suat nhan dang
d6i twong méi kha cao dua theo k¥ thuat mit
na va diéu chinh sb lugng tir mit na dau vao
trong pha du doan.
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4. KET LUAN

Trong bai bao nay, chung toi xay dung va
thir nghiém mo hinh Conformer theo phuong
phap mit na cho huén luyén phan loai anh da
nhin véi dbi twong méi tir tap dir lieu don
nhan ImageNet. M6 hinh thuc hién kha don
gian voi tap dit liéu don nhin rat phong ph,
¢6 thé d& dang thu thap duoc tir internet. Do
valy ¢6 thé mo rong cho tap cac ddi twong bét
ky theo muyc dich sir dung. Pong thoi, c¢6 thé
ap dung cho géan lai da nhan tap dir li¢u
ImageNet v6i cac dbi twong ngit canh phu hop.

LOI CAM ON

Chung t6i xin chan thanh cam on nhi¢ém
vu cao cip “Hd tro hoat dong nghién ciru
khoa hoc cho nghién ctru vién cao cip nim
20237, ma s6 NVCC02.01/23-23 da hd trg
trong qua trinh thuc hién nghién ctru nay.
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